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**Central statement** {#FPar1}
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A main purpose of the introduction of these parameters is the reduction of inflation of the predicted breeding values \[[@CR13], [@CR16]\] which is manifested and diagnosed by a slope $\documentclass[12pt]{minimal}
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We will give an example of how a reduced empirical variance may reduce inflation.

*Example 1* {#FPar5}
-----------
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Example [1](#FPar5){ref-type="sec"} illustrates that the reduced variance of the predicted genetic values may reduce inflation. It is worth highlighting that the scaling factor used in this example was formulated on the level of $\documentclass[12pt]{minimal}
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An example with wheat data {#Sec4}
==========================

We assessed predictive ability, inflation and number of iterations up to convergence with varying parameters $\documentclass[12pt]{minimal}
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Data {#Sec5}
----

The data set which we used consists of 599 CIMMYT wheat lines, genotyped with 1279 Diversity Array Technology markers indicating whether a certain allele is present (1) or not (0) in the respective line. The lines were grown in four different environments and grain yield was recorded for each line and each environment (for more details see \[[@CR18]\]). We used only the phenotypic data of environment 1 for our comparisons. To see whether the choice of which lines are considered as (not) genotyped has a significant impact on properties of the single-step procedure, we split the lines into two parts according to the order in the data set and considered two scenarios: In scenario 1 (hereinafter referred to as SC1), lines 1 to 300 were treated as not genotyped and the remaining lines 301 to 599 were used as genotyped group. Thus, the pedigree relationship of lines 301 to 599 represents $\documentclass[12pt]{minimal}
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Parameter grid {#Sec6}
--------------

To seek for the optimal values for both parameters, 420 combinations of $\documentclass[12pt]{minimal}
                \usepackage{amsmath}
                \usepackage{wasysym} 
                \usepackage{amsfonts} 
                \usepackage{amssymb} 
                \usepackage{amsbsy}
                \usepackage{mathrsfs}
                \usepackage{upgreek}
                \setlength{\oddsidemargin}{-69pt}
                \begin{document}$$\tau$$\end{document}$ and $\documentclass[12pt]{minimal}
                \usepackage{amsmath}
                \usepackage{wasysym} 
                \usepackage{amsfonts} 
                \usepackage{amssymb} 
                \usepackage{amsbsy}
                \usepackage{mathrsfs}
                \usepackage{upgreek}
                \setlength{\oddsidemargin}{-69pt}
                \begin{document}$$\omega$$\end{document}$ were tested for each scenario. This number of combinations resulted from varying both parameters on a grid defined by 0.10 steps dividing the interval $\documentclass[12pt]{minimal}
                \usepackage{amsmath}
                \usepackage{wasysym} 
                \usepackage{amsfonts} 
                \usepackage{amssymb} 
                \usepackage{amsbsy}
                \usepackage{mathrsfs}
                \usepackage{upgreek}
                \setlength{\oddsidemargin}{-69pt}
                \begin{document}$$[-1,1]$$\end{document}$ for $\documentclass[12pt]{minimal}
                \usepackage{amsmath}
                \usepackage{wasysym} 
                \usepackage{amsfonts} 
                \usepackage{amssymb} 
                \usepackage{amsbsy}
                \usepackage{mathrsfs}
                \usepackage{upgreek}
                \setlength{\oddsidemargin}{-69pt}
                \begin{document}$$\omega$$\end{document}$, or \[0.1, 2\] for $\documentclass[12pt]{minimal}
                \usepackage{amsmath}
                \usepackage{wasysym} 
                \usepackage{amsfonts} 
                \usepackage{amssymb} 
                \usepackage{amsbsy}
                \usepackage{mathrsfs}
                \usepackage{upgreek}
                \setlength{\oddsidemargin}{-69pt}
                \begin{document}$$\tau$$\end{document}$. To evaluate the performance of each parameter combination, we constructed $\documentclass[12pt]{minimal}
                \usepackage{amsmath}
                \usepackage{wasysym} 
                \usepackage{amsfonts} 
                \usepackage{amssymb} 
                \usepackage{amsbsy}
                \usepackage{mathrsfs}
                \usepackage{upgreek}
                \setlength{\oddsidemargin}{-69pt}
                \begin{document}$$\mathbf {H}_{\tau ,\omega }^{-1}$$\end{document}$ by Eq. ([3](#Equ3){ref-type=""}) for each combination of the parameters. Consequently, 420 different $\documentclass[12pt]{minimal}
                \usepackage{amsmath}
                \usepackage{wasysym} 
                \usepackage{amsfonts} 
                \usepackage{amssymb} 
                \usepackage{amsbsy}
                \usepackage{mathrsfs}
                \usepackage{upgreek}
                \setlength{\oddsidemargin}{-69pt}
                \begin{document}$$\mathbf {H}_{\tau ,\omega }^{-1}$$\end{document}$ matrices were calculated in R \[[@CR27]\] and transferred to the blupf90 software \[[@CR28]\] to estimate the breeding values using the single-step procedure.

Evaluation of the prediction {#Sec7}
----------------------------

To evaluate the predictions obtained with the different matrices, a cross-validation was run by partitioning the 599 wheat lines into 10 disjoint groups of approximately 60 lines each (regardless of whether their genomic information had been used in the single-step covariance matrix). The partitions used were those provided with the data set, which had been generated randomly \[[@CR18]\]. Iteratively, each group was used as a test set and models were fit with the remaining lines. Prediction quality was evaluated for these 60 lines in terms of predictive ability and inflation. The former was measured as Pearson's correlation between the phenotype and the estimated breeding value (EBV) for the test set. Inflation was calculated as the coefficient of regression of the phenotype on the EBV (for the test set). The optimal combination of parameter values should have a regression coefficient close to 1 (neither inflation nor deflation). The number of iterations to convergence was also recorded.

Results {#Sec8}
-------

Figure [1](#Fig1){ref-type="fig"} illustrates the average predictive ability obtained for different choices of $\documentclass[12pt]{minimal}
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                \begin{document}$$(\tau ,\omega )=(0.1,0)$$\end{document}$ with a predictive ability of 0.46 for the first scenario and 0.43 for the second one and which is in accordance with the value of 0.448 originally reported \[[@CR18]\]. The maximum predictive ability for SC1 was obtained with $\documentclass[12pt]{minimal}
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                \begin{document}$$(\tau ,\omega )=(0.4,-1.0)$$\end{document}$. The location of the maximum differs, but in both scenarios we observe a broad optimum, that is a plateau on which the predictive ability hardly changes. An important observation is that the maximal predictive ability is very different between the two scenarios (0.53 vs. 0.45).Fig. 1Heat plots for predictive ability calculated as the Pearson's correlation between phenotype and EBV for each combination of parameters $\documentclass[12pt]{minimal}
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                \begin{document}$${\hat{\mathbf {g}}}$$\end{document}$ increases the predictive bias.Fig. 2Heat plots for inflation calculated as the slope in the regression of observed phenotypes on predictions for **a** SC1 and **b** SC2. The lighter the colour, the higher the slope and lower the inflation

Lastly, the optimal values of the parameters in terms of a minimal number of iterations to convergence were $\documentclass[12pt]{minimal}
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Discussion {#Sec9}
==========

Here we presented the general form of the single-step relationship matrix $\documentclass[12pt]{minimal}
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The reduction in inflation was one of the main motivations for using the blending parameters \[[@CR13], [@CR16]\]. We illustrated with theoretical considerations that increasing $\documentclass[12pt]{minimal}
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                \begin{document}$${\hat{\mathbf {g}}}_i$$\end{document}$, which again may lead to a reduced inflation. Our theoretical arguments are limited by their assumptions, but should hold to a good approximation. To reinforce these results with an empirical exploration, we gave a small example with a well investigated wheat data set \[[@CR18]\]. There, the pattern observed for inflation was largely in accordance with what we expected from our theoretical considerations. With regard to predictive ability, the parameters showed broad optimality and varied strongly across the two scenarios SC1 and SC2. Both observations may be data set specific and the latter a consequence of the small population size.

Finally, note that similar effects on inflation can also be achieved with other methods as for instance by explicitly reducing the additive variance or by accounting for inbreeding \[[@CR5]\] (see in this context also Example [1](#FPar5){ref-type="sec"}). It may be worth considering the single-step method in more detail from a theoretical perspective to address the causes of inflation. Recent studies reported results in this direction by for instance attributing inflation to inconsistencies between genomic and pedigree relationships and by suggesting that accounting for inbreeding and unknown parent groups in a proper way may reduce this problem \[[@CR5]\]. Moreover, it has also been highlighted that selective genotyping and selective imputation may have an impact on the properties of ssBLUP \[[@CR29]\].

Conclusion {#Sec10}
==========

We provided theoretical arguments that increasing $\documentclass[12pt]{minimal}
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Given that we know that Eq. ([1](#Equ1){ref-type=""}) is the inverse of Eq. ([2](#Equ2){ref-type=""}), we define$$\documentclass[12pt]{minimal}
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Lemma [1](#FPar2){ref-type="sec"}: positive semi-definiteness of $\documentclass[12pt]{minimal}
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